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Abstract. 
 
Air pollution is a serious problem experienced by all countries because it can cause many 
health problems and even death. The situation in countries of the Association of Southeast 

Asian Nations or ASEAN is the high air pollution-related mortality rates, especially in 
countries like Laos, Myanmar, and Cambodia, which face elevated risks due to poor air 
quality. Raising public awareness about air pollution requires a concerted effort involving 
various strategies and channels. The paper provides research findings on air pollution, 
including data on air pollution-related deaths, regional variations, and forecasting using 
Tableau software. It underscores the need to address air pollution challenges, particularly 
in ASEAN, to protect public health. Due to industrialization, ASEAN countries are grouped 
into high and low mortality clusters and ongoing air pollution challenges in Asia. Continued 

efforts are needed, especially in Myanmar, Cambodia, the Philippines, and Laos. 
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I. INTRODUCTION 

Air pollution is a serious problem experienced by all countries today. WHO data shows that as much 

as 99% of the world's population has breathed polluted air [1]. In other words, almost the entire world's 

population has been contaminated by dirty air. Air pollution itself is environmental pollution indoors or 

outdoors by any chemical, physical, or biological substance that changes the quality and characteristics of the 

air. The general factors of air pollution consist of several types, such as household combustion products, 

motor vehicle exhaust, industrial facilities, and forest fires. The factors that cause air pollution produce 

pollutants that harm human health, such as carbon monoxide, ozone, nitrogen dioxide, and sulfur dioxide. 

These pollutants of air pollution materials can have a severe impact on human health if exposed frequently 

and in large quantities that can cause death. In Indonesia alone, in 2017, the highest number of deaths due to 

pollution was caused by air pollution [2], as shown in Fig. 1. Air pollution ranks first for the most deaths, 

with a total of 123,753 deaths, followed by extinction due to water pollution second with 60,040 deaths, lead 

pollution in third with 32,850 deaths, and finally, pollution in the workplace with 16,331 deaths. Based on 

the impact of air pollution that causes death in Indonesia, the authors want to analyze the visualization results 

of the number of deaths in all countries.  

 
Fig 1. Number of deaths due to pollution in Indonesia in 2017 [2] 
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Prior studies have addressed air quality visualization, such as one focusing on creating portable 

pollution monitoring devices using sensors [3] and another on developing an interactive air quality system to 

reduce air pollution [4]. Some researchers show only the visual global impact of death from outdoor air 

pollution [5],[6]. Other researchers also focused on Europe [7], [8]. Other researchers try to connect the air 

pollution with some diseases [9], [10]. However, there is a lack of study that focuses on ASEAN and 

produces some forecasts rather than just showing the current state.Therefore, this research aims to visualize 

the number of deaths due to air pollution in ASEAN along with the causal factors by using Tableau so that it 

can contribute as an additional source in analyzing which countries still have a high index of deaths due to 

pollution, which means that the country has an index poor air quality. Tableau is an excellent and valuable 

visual analytics tool for forecasting [11]. State leaders, health organizations, or even ordinary people can use 

the results of this visualization of the death index as insights and input into handling air pollution in their 

respective locations. 

 

II. METHODS 

The object of this research was all countries from 1990 to 2017 grouped into several continents, such 

as Africa, America, Asia, Australia, and Europe. These areas will visualize the number of deaths with the 

total number of deaths and the contributing factors, namely indoor air pollution, outdoor air pollution, and 

ozone pollution. This research uses several visualization types: maps, line charts, clusters, trend lines, 

forecasts, heatmaps, bar charts, scatter plots, text tables, and Level-of-detail expressions. As shown in Fig. 2, 

this research study was conducted within the framework of DCOVA adopted from [12], a structured 

methodology encompassing key phases: Define, Collect, Organize, Visualize, Analyze, and Insights. This 

methodological framework provides a systematic and rigorous approach to the research process, facilitating 

the extraction profound insights and knowledge from the data at hand. 

 

 

 

 

 

 

 

Fig 2. Research Flow 

2.1 Define Stage 

Visualizing crash data in Australia is essential for improving road safety. Data visualization helps 

identify accident patterns and informs interventions. Key research questions include: (a) What is the global 

impact of air pollution death threats, particularly in ASEAN? And (b) What is the global trend of air 

Pollution death threats, particularly in ASEAN? 

2.2 Collect Stage 

The Collect Stage gathers worldwide air pollution-related death data from 1990 to 2017, sourced 

from Kaggle (https://www.kaggle.com/datasets/akshat0giri/death-due-to-air-pollution-19902017). Kaggle is 

a highly esteemed data science community, providing extensive datasets and cutting-edge tools tailored for 

artificial intelligence and machine learning. The dataset utilized in this study is comprehensively detailed in 

Table 1. 

Table 1. Data 

Columns Data Type 

Entity String 

Code String 

Year Number 

Air pollution (total) (deaths per 100,000) Number 

Indoor air pollution (deaths per 100,000) Number 

Outdoor particulate matter (deaths per 100,000) Number 

Outdoor ozone pollution (deaths per 100,000) Number 
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2.3 Organize Stage 

Subsequently, a thorough data validation and cleansing process will be executed in Python to 

identify and rectify any instances of empty or missing values. Once the data is refined and pristine, it 

seamlessly integrates with the Tableau application. This integration will enable the creation of a structured 

table that encapsulates the mortality statistics, rendering it accessible for comprehensive visualization and 

analysis. 

2.4 Visual Stage 

Tableau software helps present data in a visually accessible and understandable manner, making it 

easier for researchers and readers to analyze and interpret the information effectively [13]. The Tableau 

Workbooks are meticulously structured to incorporate diverse worksheets, each as a potent canvas for 

illuminating the mortality rates linked to air pollution data. These worksheets are meticulously crafted to 

extract nuanced insights from the data. Following the intricate data visualization process, these individual 

worksheets artfully converge into two masterfully designed data dashboards. This astute consolidation 

augments the visual analysis, delivering a seamless and comprehensive perspective on the mortality rates 

attributed to air pollution during the specified period. Each worksheet, woven with a rich tapestry of 

visualization techniques, serves as a distinct lens through which unique analyses and insights are unveiled, 

thus fostering a multifaceted comprehension of this pivotal dataset.  

2.5 Analyze Stage 

Tableau proves indispensable for four distinct types of analysis. First, it facilitates descriptive 

analysis by summarizing and illuminating data characteristics through data aggregation, summary statistics, 

and visual charts. Second, it empowers forecast analysis [14], leveraging historical data to forecast future 

outcomes via analysis tools. Third, Tableau enables exploratory data analysis through interactive 

visualizations, drag-and-drop functionality, and dynamic filters, allowing in-depth data exploration from 

multiple angles, pattern identification, and hypothesis generation. Lastly, its spatial analysis capabilities 

empower users to dissect data based on geographic locations, fostering insightful geographical data 

visualization and analysis. 

 

III. RESULT AND DISCUSSION 

3.1. What is the impact of air pollution death threats globally, particularly in ASEAN 

As seen in Fig. 3, among all continents worldwide, the death toll due to air pollution is notably high 

in Africa and Asia, as indicated by red. Meanwhile, other continents can still be considered relatively safe, 

marked in green. Africa has the highest number of deaths, totaling 208,108, with Asia in second place with 

130,367 deaths. The stark contrast between Africa and Asia compared to other continents suggests 

significant regional variations in air pollution and its consequences. It's essential to delve deeper into the 

causes and sources of pollution in these regions to develop targeted interventions. 

 
Fig 3. Total Air Pollution Deaths on all Continents from 1990 to 2017 
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While the information provided earlier did not specify the predominant source of these deaths, 

further insights can be gleaned from Fig. 4, which elucidates the breakdown of air pollution-related deaths 

across different continents. Notably, in Africa and Australia, most air pollution-related deaths occur indoors. 

Conversely, outdoor air pollution plays a more significant role in contributing to the mortality rate in the 

continents of America, Asia, and Europe.In Africa, indoor pollution is a significant contributor, resulting in a 

substantial difference from other continents, accounting for 158,171 deaths. In Asia, the indoor and outdoor 

sources of pollution are relatively close in terms of impact, resembling the situation in Africa. Specifically, 

outdoor air pollution leads to 67,543 deaths, while indoor pollution causes 57,808 deaths.Additionally, it is 

noteworthy that deaths attributed to ozone are relatively low across all continents. The relatively low impact 

of ozone-related deaths on all continents indicates that ozone pollution may not be a primary concern 

compared to other pollutants. Nonetheless, ongoing monitoring and efforts to reduce ozone pollution are still 

crucial for overall air quality. 

 
Fig 4. Breakdowns of air pollution-related deaths in different continents  

from 1990 to 2017 per 100,000 jiwa. 

 

 
Fig 5. Total Air Pollution Death in ASEAN and Across Countries in Asia from 1990 to 2017 
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Fig. 5 illustrates the Total Air Pollution-Related Deaths in ASEAN and various Asian countries from 

1990 to 2017. Afghanistan records the highest total air pollution-related deaths, with 7,080 per 100,000 

population. Neighboring ASEAN countries, including Indonesia, are not exempt from this issue. The 

distribution of air pollution-related deaths within ASEAN is relatively uniform compared to countries across 

the Asian continent. Laos, Myanmar, and Cambodia stand out with high mortality rates, with Laos having 

the highest rate in ASEAN at 5,425 deaths per 100,000 population. The Philippines, Indonesia, and Vietnam 

are following closely, experiencing moderate mortality levels. In contrast, Malaysia, Thailand, Singapore, 

and Brunei exhibit relatively low mortality rates associated with air pollution. 

 
Fig 6. Air Pollution Death Clustering in ASEAN Countries from 1990 to 2017 

Based on the indoor and outdoor mortality rates in ASEAN countries, we can categorize them into 

two clusters: high mortality rates marked in red and low mortality rates in green, as evident in Fig. 6. The 

clustering was performed using the k-means method in Tableau, resulting in two clusters. The analysis 

involved 10 data points, with a between-group sum of squares of 0.99858, a within-group sum of squares of 

1.0974, and a total sum of squares of 2.096. Myanmar, Laos, and Cambodia are grouped in the high 

mortality cluster, signifying their elevated risk due to air pollution. Meanwhile, other ASEAN countries 

currently fall within the low mortality cluster, indicating a relatively safer air quality situation. However, 

without preventive actions, it is plausible that they may transition into the high mortality cluster in the future. 

3.2. What is the global trend of air Pollution death threats, particularly in ASEAN? 

The forecasting was conducted using Tableau's Forecast Feature with a confidence interval of 95%. 

Data from 1990 to 2017 was employed to project trends and predict outcomes from 2018 to 2026. Fig. 7 

presents a projection of Air Pollution Deaths extending until 2026, utilizing the forecasting function within 

Tableau. This projection discerns that considerable challenges persist for the continents of Africa and Asia, 

marked by the anticipation of substantial mortality figures. Conversely, the Americas, Europe, and Australia 

regions are expected to make significant strides in reducing casualties to levels approaching 1,000 deaths per 

100,000 people. Specifically, Africa, which documented 5,922 deaths in 2016, is projected to decrease to 

4,848 by 2026.Similarly, the Asian continent, with 3,411 deaths in 2016, is anticipated to reduce to 2,484 by 

2026. This projection underscores the imperative need for ongoing, concerted efforts to address the profound 

impact of air pollution, particularly in Africa and Asia. It also acknowledges the commendable progress 

made by the Americas, Europe, and Australia in mitigating air pollution-related mortality. 

 
Fig 7. Air Pollution Death Forecast among Continents from 2018 to 2026 
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Africa and Asia are home to the world's most densely populated countries and cities. Rapid 

industrialization and urbanization have led to increased emissions of pollutants, contributing to poor air 

quality. Industrialization and economic growth, while fostering prosperity in many regions of Africa and 

Asia, have also engendered heightened pollution levels. This phenomenon arises from increased industrial 

activities, characterized by emissions from manufacturing processes and energy production, primarily reliant 

on fossil fuels. Urbanization accompanying economic expansion amplifies vehicle traffic and construction 

emissions, contributing to air pollution. Improper disposal of industrial waste compounds the issue. 

The forecasting was conducted using Tableau's Forecast Feature, with a 95% confidence interval. 

Data from 1990 to 2017 was utilized to project trends and forecast outcomes from 2018 to 2026 in ASEAN, 

as shown in Fig.8. Generally, the overall trend indicates a decrease in air pollution-related deaths. However, 

in Myanmar, Cambodia, the Philippines, and Laos, the number of deaths remains alarmingly high. Myanmar 

is projected to potentially surpass Laos as the country with the highest death rate from air pollution threats, 

reaching 93.1 deaths per 100,000 individuals in 2026. Indonesia, Vietnam, and Malaysia will fall in the 

middle range in 2026. Meanwhile, Thailand, Brunei, and Singapore are forecasted to have lower rates. 

Singapore is expected to have the lowest air pollution-related mortality rate in ASEAN in 2026, with 7.2 

deaths per 100,000 individuals. 

 
Fig 8. Air Pollution Death Forecast in ASEAN countries from 2018 to 2026 

Africa and Asia bear the highest burden of air pollution-related deaths, but the distribution of these 

deaths varies regarding indoor and outdoor pollution sources. Africa primarily faces indoor pollution-related 

deaths, while Asia sees a significant impact from outdoor pollution. America and Europe also experience air 

pollution-related deaths, but their numbers are comparatively lower than those in Africa and Asia. Australia 

has a moderate number of deaths, with a focus on outdoor pollution. Particularly in ASEAN, to mitigate the 

potential adverse outcomes, countries with high or medium mortality rates should consider implementing 

and enforcing stricter air quality regulations, promoting cleaner energy sources, enhancing public 

transportation, and raising awareness about the health impacts of air pollution [15]. Regional cooperation can 

also be crucial in addressing transboundary air pollution challenges [16].Furthermore, ordinary people can 

reduce indoor air pollution by improving ventilation [17] using air purifiers [18]. For outdoor air pollution, 

they can choose eco-friendly transportation [19] and raise awareness [20]. To combat outdoor ozone 

pollution, individuals can opt for cleaner transportation, conserve energy, support regulations, and promote 

clean energy, thus contributing to healthier air quality in their communities. 

 

IV.  CONCLUSION 

High air pollution-related deaths are evident in Asia, with 130,367 deaths. Outdoor pollution plays a 

more prominent role in the Asia. Ozone-related deaths are relatively low across continents, emphasizing the 

need to address regional air pollution variations.Afghanistan has the highest air pollution-related deaths, 

followed by ASEAN countries like Laos, Myanmar, and Cambodia, with high mortality rates. The 

Philippines, Indonesia, and Vietnam report moderate rates, while Malaysia, Thailand, Singapore, and Brunei 

have lower rates. ASEAN nations can be grouped into two clusters: high (red) and low (green) mortality, 

with Myanmar, Laos, and Cambodia in the high mortality cluster and other ASEAN countries in the low 
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mortality cluster. Preventive actions are necessary to avoid transitioning into the high mortality cluster in the 

future.Using Tableau's Forecast Feature with a 95% confidence interval and data from 1990 to 2017, the 

projection indicates ongoing air pollution-related challenges in densely populated Asia due to rapid 

industrialization. In contrast, the Americas, Europe, and Australia are making substantial progress in 

reducing air pollution-related deaths, approaching levels of around 1,000 deaths per 100,000 people. 

Continued efforts are crucial, especially in Asia, where industrialization and urbanization contribute to 

heightened pollution. Additionally, the overall trend shows declining air pollution-related deaths, but 

concerning rates persist in Myanmar, Cambodia, the Philippines, and Laos, with the possibility of Myanmar 

surpassing Laos as the highest-risk country by 2026. 

 

V.  ACKNOWLEDGMENTS  

This research received support and facilities from Universitas Multimedia Nusantara. 

 

REFERENCES  

[1] N. Gupta et al., "Deleterious Effect of Air Pollution on Human Microbial Community and Bacterial Flora: A 

Short Review," Int. J. Environ. Res. Public Health, vol. 19, no. 23, p. 15494, 2022.  

[2] A. Lidwina, “Jenis Polusi Penyebab Kematian di Indonesia,” Katadata, 2019. 

https://databoks.katadata.co.id/datapublish/2019/12/26/apa-saja-jenis-polusi-penyebab-kematian-di-indonesia 

[3] S. Fauziah, R. F. Rachmadi, and A. Kurniawan, “Perangkat Portable Pemantau Polusi Menggunakan Sensor PM, 

CO, dan O3 Berbasis IOT,” J. Tek. ITS, vol. 10, no. 2, pp. A478–A483, 2021. 

[4] Harahap, A., et all ( 2021), Monitoring Of Macroinvertebrates Along Streams Of Bilah River International 

Journal of Conservation Sciencethis link is disabled, 12(1), pp. 247–258. 

[5] Mamangkey, J., Suryanto, D., et all (2021). Isolation and enzyme bioprospection of bacteria associated to 

Bruguiera cylindrica, a mangrove plant of North Sumatra, Indonesia, Biotechnology Reports, 2021, 30, e00617. 

[6] I. Hafidz, Z. M. Azmi, I. Firdiyanto, D. Nandika, R. Cahyaningtyas, and N. A. Rakhmawati, “CekPolusi 

(Android): Sistem Interaktif Kualitas Udara Mengajak Masyarakat dalam Menurunkan Polusi Udara,” SISFO 7 

Vol 7 No 1, vol. 7, 2017. 

[7] P. B. C. Forbes and R. M. Garland, "Outdoor Air Pollution," Compr. Anal. Chem., vol. 73, pp. 73–96, 2016, doi: 

10.1016/bs.coac.2016.02.004. 

[8] W. M. Sweileh, S. W. Al-Jabi, S. H. Zyoud, and A. F. Sawalha, "Outdoor air pollution and respiratory health: A 

bibliometric analysis of publications in peer-reviewed journals (1900 - 2017)," Multidiscip. Respir. Med., vol. 

13, no. 1, pp. 1–12, 2018, doi: 10.1186/s40248-018-0128-5. 

[9] Harahap, et, all, Macrozoobenthos diversity as anbioindicator of the water quality in the Sungai Kualuh 

Labuhanbatu Utara, AACL Bioflux, 2022, Vol 15, Issue 6. 

[10] A. Juginović, M. Vuković, I. Aranza, and V. Biloš, "Health impacts of air pollution exposure from 1990 to 2019 

in 43 European countries," Sci. Rep., vol. 11, no. 1, p. 22516, 2021, doi: 10.1038/s41598-021-01802-5. 

[11] L. Myllyvirta and H. Thieriot, "11,000 air pollution-related deaths avoided in Europe as coal, oil consumption 

plummet," Cent. Res. Energy Clean Air, pp. 1–10, 2020, [Online]. Available: 

https://energyandcleanair.org/wp/wp-content/uploads/2020/04/CREA-Europe-COVID-impacts.pdf 

[12] L. (Council of M. R. Dandona, "Articles Health and economic impact of air pollution in the states of India : the 

Global Burden of Disease Study 2019," Lancet Planet. Heal., vol. 5, no. 1, pp. 25–38, 2019. 

[13] G. P. Chossière et al., "Air pollution impacts of COVID-19–related containment measures," Sci. Adv., vol. 7, no. 

21, p. eabe1178, 2021, doi: 10.1126/sciadv.abe1178. 

[14] B. Jena, "An Approach for Forecast Prediction in Data Analytics Field by Tableau Software," Int. J. Inf. Eng. 

Electron. Bus., vol. 11, no. 1, pp. 19–26, 2019, doi: 10.5815/ijieeb.2019.01.03. 

[15] D. M. Levine and D. F. Stephan, "Teaching introductory business statistics using the DCOVA framework," 

Decis. Sci. J. Innov. Educ., vol. 9, no. 3, pp. 395–400, 2011. 

[16] W.Yunus,R.I.Desanti, and W. Wella, "Data Visualization And Sales Prediction of PD. Asia Agung (Ajinomoto) 

Pontianak in 2019,” IJNMT (International J. New Media Technol., vol. 7, no. 2, pp. 51–57, 2020. 

[17] A. K. Royan and R. I. Desanti, "Prediction of The Export Value in Indonesia for The Year 2021 as The Impact 

of Covid-19 Pandemic Using ARIMA Algorithm," in 2021 6th International Conference on New Media Studies 

(CONMEDIA), 2021, pp. 46–53. 

http://ijstm.inarah.co.id/index.php/ijstm/about/submissions


International Journal of Science, Technology & Management                                                                                    ISSN: 2722 - 4015 

http://ijstm.inarah.co.id 

  1633 

 

[18] Harahap, Arman ,2018, Macrozoobenthos diversity as bioindicator of water quality in the Bilah river, 

Rantauprapat, Medan. J. Phys.: Conf. Ser. 1116 052026. 

[19] Q. Bao, M. Shao, and D. Yang, "Environmental regulation, local legislation and pollution control in China," 

Environ. Dev. Econ., vol. 26, no. 4, pp. 321–339, 2021, doi: 10.1017/S1355770X20000431. 

[20] L. Tacconi, F. Jotzo, and R. Q. Grafton, "Local causes, regional cooperation and global financing for 

environmental problems: The case of Southeast Asian Haze pollution," Int. Environ. Agreements Polit. Law 

Econ., vol. 8, no. 1, pp. 1–16, 2008, doi: 10.1007/s10784-007-9057-z. 

[21] W.Ye,X.Zhang,J.Gao,G.Cao,XZhou,and X. Su, "Indoor air pollutants, ventilation rate determinants and potential 

control strategies in Chinese dwellings: a literature review," Sci. Total Environ., vol. 586, pp. 696–729, 2017. 

[22] E. Cooper, Y. Wang, S. Stamp, E. Burman, and D. Mumovic, "Use of portable air purifiers in homes: Operating 

behaviour, effect on indoor PM2. 5 and perceived indoor air quality," Build. Environ., vol. 191, p. 107621, 2021. 

[23] D. Ku, J. Kim, Y. Yu, S. Kim, S. Lee, and S. Lee, "Assessment of Eco-Friendly Effects on Green Transportation 

Demand Management," Chem. Eng. Trans., vol. 89, pp. 121–126, 2021. 

[24] F. J. Kelly, G. W. Fuller, H. A. Walton, and J. C. Fussell, "Monitoring air pollution: Use of early warning 

systems for public health," Respirology, vol. 17, no. 1, pp. 7–19, 2012. 

[25] Harahap,P. Hrp,N.K.A.R.Dewi, Macrozoobenthos diversity as anbioindicator of the   water quality in the River 

Kualuh Labuhanbatu Utara, International Journal of Scientific & Technology Research, 9(4),2020,pp.179-183. 

[26] Harahap, Arman. 2020. Species Composition & Ecology Index Of The Family Gobiidae At The Mangrove 

Belawan Of Sicanang Island International Journal of Scientific & Technology Research Volume 9, Issue 04, 

April 2020. 

 

 

 

 

http://ijstm.inarah.co.id/index.php/ijstm/about/submissions

